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Abstract

Dairy farming in Europe faces profound environmental, social, and economic
sustainability challenges, which are of significant policy interest. These challenges support
the need for a transition toward the uptake of more sustainable dairy farming practices.
This paper examines the effects of an advisory instrument “balanced sustainability
information” on farmers’ preferences for more grass-based feeding systems using a
between-subjects design and a discrete choice experiment among a sample of Swedish
dairy farmers. Conceptually, we develop a state-dependent utility framework with Bayesian
updating to motivate the impact pathway. Our results demonstrate that on average,
balanced sustainability information has negligible effects on farmers’ feed choices, which
could be a consequence of opposing responses to the information, among others.
Considering farmer heterogeneity based on their identities and prior knowledge, we find
support for some evidence of treatment effects. Our findings highlight important and
policy-relevant critical reflections about overoptimistic expectations of information
provision as an instrument to nudge behavioral change toward more sustainable farming
practices.

Keywords: Balanced sustainability information; behavior; discrete choice experiment; grass-based feeds;
policy instrument
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Introduction

Dairy production in Europe is currently faced with profound sustainability challenges,
which are of significant policy interest (Balaine et al., 2023; von Greyerz et al.,, 2023). In
particular, there is an increasing awareness and concern about the severe environmental
impacts of dairy production, including loss of biodiversity and emission of greenhouse
gases (GHGs) associated with feed production and enteric fermentation in cows (Krizsan
etal, 2021; Lindberg et al., 2021). There are also considerable social sustainability concerns
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in dairy production, for example, public concerns about animal welfare (Humble et al.,
2021), and economic sustainability concerns, for example, low-profit margins at farms
(Segerkvist et al., 2020). These challenges underline the strong consensus that a
transformation toward more sustainable dairy farming and dairy-based food value chains
is highly needed. While demand-side sustainability interventions such as dietary shifts
from animal- to plant-sourced foods have received widespread attention, supply-side
sustainability interventions relating to dairy farm production practices can also play a
crucial role (Guyomard et al., 2021).

A growing body of research has identified livestock feeding systems that are centered on
substituting human inedible feeds such as grasses and byproducts for feeds based on
human edibles such as cereal and legume grains as one of the potential supply-side
sustainability improvement strategies (Krizsan et al., 2021; Lindberg et al., 2021). Notably,
dairy cows can convert forage into nutrient-rich foods for humans and marginal lands
unsuitable for producing foods for humans can be used for forage production (Patel et al.,
2017; von Greyerz et al., 2023). Hence, the uptake of feeding systems where dairy cows are
fed rations with a relatively higher proportion of forage, especially grass silage and a
relatively lower proportion of concentrates on a dry matter basis — that is, “more grass-
based feeding systems” emerge as a promising supply-side sustainability intervention
(Balaine et al., 2023; Karlsson et al., 2020). Indeed, from a sustainability lens, more grass-
based feeding systems can reduce feed-food competition and the environmental footprints
from feed production, improve animal welfare, grassland biodiversity, and related
ecosystem services, among other farm-level and societal benefits (Lindberg et al., 2021;
Tarekegn et al., 2021). Yet their uptake is still suboptimal in many European countries,
especially in Sweden, where the ratio of forage to concentrate in dairy cow feeds is almost
equal, on average over a lactation period, despite the potential for higher-forage feeds with
up to 70% or more forage (Patel et al., 2017; Karlsson et al., 2020). To this end, a pertinent
question is what policy instruments can drive dairy farmers’ behavioral change toward
more sustainable production practices using the example of more grass-based feeding
systems.

This paper examines the impact of an advisory instrument “balanced sustainability
information” on farmers’ preferences for attributes of more grass-based feeding systems
using data from a sample of Swedish dairy farmers. Specifically, we test whether the
provision of balanced sustainability information about more grass-based feeding systems
to farmers is sufficient to induce behavioral change toward more grass-based feeds. In
addition, we test whether there are heterogeneous treatment effects in how farmers
respond to the information. Conceptually, we develop a state-dependent expected utility
model with Bayes’ theorem to motivate how the information provision can affect dairy
farmers’ feed choices drawing on previous applications (e.g., Huffman et al., 2007; Lusk
et al., 2004; Ortega et al., 2020; Rousu et al., 2002). We frame the treatment “balanced
sustainability information about more grass-based feeding systems” as information
covering the environmental, social, and economic sustainability impacts derived from
grass-based feeding systems, including both the benefits and potential costs (or risks)
associated with the feeding systems. As opposed to unbalanced information that focuses
solely on potential benefits (costs) without highlighting potential costs (benefits) to
farmers, balanced information signals greater credibility and fosters trust in information
(Depositario et al., 2009; Martin et al., 2012). Also, balanced information offers a more
holistic and objective picture of a behavior of interest to better ease information-related
misperceptions of the behavior (Wuepper et al, 2019a). Furthermore, unbalanced
information raises ethical concerns, where potential costs such as milk yield reduction may
be associated with more grass-based feeds, but farmers are not properly informed.
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Farmers’ uptake of sustainable agricultural practices in Europe has been mainly
supported through financial incentives as compensation for additional costs and/or revenue
foregone in the provision of ecosystem services (Bougherara et al.,, 2021; Lapierre et al., 2023).
However, despite substantial agri-environmental payments to farmers over the years as part of
the second pillar of the European Union’s (EU) Common Agricultural Policy (CAP)!, the
uptake of sustainable agricultural practices has been suboptimal, often lagging behind
expectations (Cheéze et al., 2020; Dessart et al., 2019). This partly supports the extant literature
that argues that farmers’” choices of production practices are not solely driven by pecuniary
benefits but more often by nonpecuniary considerations? (Howley and Ocean, 2021; Leduc
et al.,, 2023; Owusu-Sekyere et al., 2022). In addition, some studies show that an overly focus on
financial incentives can crowd out the intrinsic motivation for applying sustainable practices
(van Dijk et al., 2016; Zemo and Termansen, 2022). Given the aforementioned aspects and the
budgetary burden of financial policy instruments, complementary low-cost instruments that
can nudge behavior toward more sustainable food production are increasingly being
considered (Dessart et al.,, 2019; Howley and Ocean, 2021; Wuepper et al., 2023), but their
effects on preferences are not well understood.

The expanding body of research on farmers’ willingness to accept sustainable
agricultural practices or to participate in agri-environmental schemes has largely focused
on financial policy instruments, assuming away the potential role of advisory policy
instruments (Bougherara et al., 2021; Tienhaara et al., 2020). Often, it is assumed that
farmers have perfect information about sustainable practices of interest, including the
potential costs and benefits of applying the practices, which is not always the case (Chavas
and Nauges, 2020). Yet, farmers’ decisions partly relate to how they perceive the benefits
and costs of applying alternative production practices — that is, to their subjective beliefs
about the practices (Chéze et al., 2020; Dessart et al., 2019; Lapierre et al., 2023). In this
view, the limited uptake of more grass-based feeds may relate to information constraints
about the environmental, social, and economic sustainability impacts of grass-based feeds,
but whether this is the case remains an empirical question. More importantly, the evidence
base on effects of information interventions on behavior is mixed: positive effects (e.g.,
Lagerkvist et al., 2023; Lin and Nayga, 2022; Van Loo et al., 2020), negative effects (e.g., Caputo
et al., 2023; Czajkowski et al., 2021; Ottersen et al., 2022), and null effects (e.g., Bazoche et al,,
2023; Weingarten and Lagerkvist, 2023; Wuepper et al,, 2019a). Thus, it remains unclear
whether balanced sustainability information can affect farmers’ feed choices, and whether the
effects would vary along differences in farmer identities and prior knowledge.

We make policy-relevant contributions in three ways. First, we document whether the
use of balanced sustainability information as a low-cost and easy-to-implement advisory
policy instrument is sufficient to influence farmers toward more sustainable agricultural
practices using the example of more grass-based feeds by impacting their preferences.
Except for consumer studies on the effects of balanced information on food choices in
different settings (e.g., Cao et al,, 2021; Caputo, 2020; Depositario et al., 2009; McFadden
and Huffman, 2017; Rousu et al., 2002; Wuepper et al., 2019a), our paper makes the first
attempt to test the effects of balanced sustainability information provision among farmers.
In this way, we provide relevant insights on balanced information framing effects to policy

'For example, dairy farmers in Sweden do receive some support, including cattle allowance, agri-
environmental payments for grassland management, restoration and cultivation, and animal welfare
allowance.

2A caveat worth mentioning is that the financial incentives provided by policy might not have been high
enough to offset the negative effects on costs, foregone revenue, or other nonmonetary aspects associated
with some sustainable practices, but this is outside the scope of this study.
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makers and other agrifood system actors who are interested in identifying simple policy
instruments that can influence farmer behavior regarding the uptake of more sustainable
production practices. Second, in contrast to empirical studies that are limited to
documenting only average treatment effects of information interventions (e.g., Caputo
et al., 2023; Lemos et al., 2022; Ouvrard et al., 2023; Van Loo et al., 2020), we examine
heterogeneous treatment effects of balanced sustainability information. Empirically, the latter
is necessary as average treatment effects may be masked by substantial heterogeneity in
treatment effects (Bazoche et al.,, 2023; Haaland et al., 2023), and from policy perspectives,
insights from heterogeneous treatment effects can better inform policy targeting (Ortega et al,,
2020; Cao et al, 2021; Lin and Nayga, 2022). Thus, our study context adds to the extant
behavioral intervention literature that has reported heterogeneous effects, depending on the
context and type of intervention (Hummel and Maedche, 2019; Mertens et al., 2022). Finally,
our consideration of sustainability issues in farmer experimental settings with randomization
adds to the burgeoning applications of choice experiments, often in consumer settings, which
are designed to mimic real-world choices of decision makers under exogenous variation
induced by randomization. This allows researchers to cleanly generate credible and policy-
relevant inferences on what interventions work (or not) for sustainability transitions (e.g.,
Edenbrandt et al., 2021; Bazoche et al., 2023; Lagerkvist et al., 2023).

Conceptual framework

Following empirical applications in food-related choice experimental studies (e.g.,
Huffman et al., 2007; Lusk et al., 2004; Ortega et al., 2020; Rousu et al., 2002), we develop a
state-dependent expected utility model to characterize farmers’ preferences for attributes of
more grass-based feeding systems. We complement the model with Bayes’ theorem to
motivate how the provision of balanced sustainability information to dairy farmers can nudge
their choice behavior toward more grass-based feeding, by impacting their preferences for the
feeding system’s attributes. The model assumes that in decision-making under uncertainty or
misperception about the potential outcomes (benefits and costs or risks) of more grass-based
feeding, especially due to decision-relevant information constraints, farmers rely on their prior
beliefs about grass-based feeding. In addition, Bayes’ theorem implies that farmers may update
their prior beliefs in response to balanced sustainability information about more grass-based
feeding leading to well-informed decision-making. The extent of updating depends on the
weight farmers place on the information vis-a-vis their prior beliefs.

We assume a utility-maximizing behavior, where the utility can be derived from both
profit and other sustainability outcomes, for example, GHG emission reduction, improved
animal welfare, etc., depending on the value that the farmer puts on those other
sustainability outcomes. In the choice of dairy feeding system, where a farmer perceives
utility only from farm profit (), a state-dependent utility function for a utility-maximizing
dairy farmer (n) who chooses to apply a more grass-based feeding system instead of a low-
grass feeding system can be described as follows:

EUn(nn) = p(In)Ung(”n) + [1 - p(In)]Unb(”n) (1)

where EU,, denotes the expected utility of dairy farmer » from applying a more grass-based
feeding system. The farmer obtains U, if a good state (outcome) occurs or Uy, if a bad
state (outcome) occurs, where U,, > Uy, > 0°. p(I,) denotes the farmer’s prior or
perceived probability that applying a more grass-based feed would produce a good
outcome. I, represents the level of information the farmer has about more grass-based
feeds, where I, ~ (—00, 00). A large positive I,, indicates that overall, a farmer has
positive or favorable information about more grass-based feeds - that is, the farmer
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perceives that the benefits outweigh the costs of more grass-based feeds. The reverse
applies to a large negative I, where the farmer perceives that the costs (e.g., milk yield
reduction) outweigh the benefits of more grass-based feeding, especially where the farmer
perceives the benefits to be limited to economic gains, reflected in high milk yield. In this
case, the farmer underestimates the benefits. In sum, p(I,,) is an increasing function of I,,.

Assuming farmers have unbalanced information about the environmental, social, and
economic sustainability impacts from feeding systems, they are likely to misperceive the
potential benefits and costs of more grass-based feeding systems (Chavas and Nauges,
2020; Dessart et al., 2019). Given this setting, the farmers are more likely to perceive a
greater probability that a good outcome will occur with more grass-based feeding if
exposed to balanced sustainability information about more grass-based feeding than
farmers without the balanced sustainability information. With the introduction of
balanced sustainability information into the feed choice decision environment, we assume
that if farmers place a high weight on the information to sufficiently update their prior
beliefs about more grass-based feeds, this would be reflected in their preferences. This leads
to an updated state-dependent utility function:

EU,(m,, ;) = p(I:;)Ung(ﬂn + ) + [1 - p(IZ)]Unb(ﬂn + ) (2)

where m*denotes the farmer’s nonfinancial benefits associated with more grass-based
feeds, including environmental benefits, for example, GHG emissions reduction, and social
benefits, for example, animal welfare improvement. I} denotes the new level of
information the farmer has about more grass-based feeding systems in response to
balanced sustainability information.

Following Rousu et al. (2002), we differentiate equation (2) with respect to I;;:

F‘L r——i—ﬂ
OEU(m,, my) _ OpUy) Upg(m, + 73) + [1 = Op(I)| U (7, + 73)

Based on equation (3), farmers with more access to balanced sustainability information are
more likely to perceive a greater utility from applying more grass-based feeding systems, as
they now become well-informed about environmental and social benefits of the feeding
systems beyond economic benefits and costs. This assumes that farmers value
environmental and social sustainability benefits and that through the information they
realize how they can achieve those benefits from feeding systems. To this end, we
hypothesize that:

H1: Dairy farmers who are exposed to balanced sustainability information intervention
will derive significantly larger marginal utilities from the attributes of grass-based feeding
systems.

A caveat to HI is that while balanced information provision is appealing, to warrant
effects on preferences, it is likely that some farmers would exhibit opposing behavioral
responses, which on average could lead to negligible effects of the information (Wuepper
et al., 2019a)*. Thus, some farmers may not process the information optimally in line with

3For instance, despite the ample potential benefits, some farmers may attach more weight to the costs
(risks) than to the benefits, which may decrease their perceived utility of more grass-based feeding. Some
may willfully ignore the information if it conflicts with their farming objectives relating to high milk yield
(Golman et al.,, 2017; Nordstrom et al., 2023). Some may interpret it as confirming their erroneous prior
beliefs, that is, confirmatory bias (Rabin and Schrag, 1999),


https://doi.org/10.1017/age.2023.33

https://doi.org/10.1017/age.2023.33 Published online by Cambridge University Press

124 Oyakhilomen Oyinbo and Helena Hansson

Bayesian theorem (McFadden and Lusk, 2015). Depending on their prior beliefs,
subgroups of farmers may update their beliefs in different directions in response to the
information, leading to a muted average treatment effect (Haaland et al., 2023). In this
sense, we consider the potential heterogeneous treatment effects of balanced information
provision. Drawing on identity economics theory (Akerlof and Kranton, 2010) and
empirical applications (e.g., Howley and Ocean, 2021; Zemo and Termansen, 2022),
farmer identity “the extent to which a farmer identifies with a sustainable practice” is an
intrinsic motivating factor for the uptake of such practice beyond financial gains, as such a
farmer derives identity utility from strongly identifying with the practice. In our study
setting, it is reasonable to assume that dairy farmers with weak pro-environmental and
pro-social identities — that is, those who weakly identify with the environmental and social
sustainability impacts of their feeding systems are more likely to misperceive grass-based
feeding systems than farmers with stronger pro-environmental and pro-social identities.
Assuming such misperceptions of grass-based feeds stem from poorly informed prior
beliefs (Huffman et al., 2007), we hypothesize that:

H2: Dairy farmers with weak pro-environmental and pro-social identities will be more
influenced by balanced sustainability information intervention.

A growing stream of empirical studies highlights that information provision treatment
effects are often only effective (or more effective) among respondents with low prior
knowledge of the behavior of interest (Huffman et al., 2007; Lin and Nayga, 2022; Lusk
et al., 2004). This aligns with the knowledge-deficit theory, which posits that individuals’
suboptimal decisions regarding a behavior mainly relate to a lack of (weak) knowledge of
the consequences of the behavior and that knowledge transfer works best among those
who face the knowledge deficit (Schultz, 2002; Weingarten et al., 2022). Intuitively, we
expect dairy farmers who are less knowledgeable about more grass-based feeding systems
to be more likely to misperceive the feeding systems than more knowledgeable farmers.
Using farmer agricultural education and participation in grass-related feed training as
proxies for prior knowledge, we hypothesize that:

H3a: Dairy farmers who have not previously participated in grass-related feed training will
be more influenced by balanced sustainability information intervention.

H3b: Dairy farmers who have no agricultural education will be more influenced by
balanced sustainability information intervention.

Materials and methods
Treatment randomization

To assess the effects of balanced sustainability information on dairy farmers’ preferences
regarding attributes of more grass-based feeding systems, we used a between-subjects
design, where respondents are randomly assigned into two groups: half to a treatment
group and half to a control group. The design is better suited for our study setting where
shorter surveys are more feasible and allows us to better reduce possible confounding
between information treatment effects and learning or fatigue effects often associated with
within-sample designs and longer surveys (Vanermen et al., 2021). We opted for equal
allocation of respondents to treatment and control, and individual-level randomization to
maximize power (Glennerster and Takavarasha, 2013). Dairy farmers assigned to the
treatment group received balanced sustainability information about more grass-based
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feeding in a text format, as part of the introductory information preceding the survey,
while farmers in the control group did not receive the information. Thus, we vary one
aspect of the information set provided to the farmers, as expected of information provision
experiments (see Haaland et al, 2023). The balanced sustainability information was
framed based on empirical literature on dairy feeding and sustainability (e.g., Segerkvist
et al., 2020; Guyomard et al., 2021; Krizsan et al,, 2021; Lindberg et al., 2021; Patel et al.,
2017; Ryan et al., 2016; Tarekegn et al., 2021, van den Pol-van Dasselaar et al., 2020) and
discussions with animal scientists during the study design. The information jointly
highlights the environmental, social, and economic sustainability impacts associated with
grass-based feeding, including both potential benefits and costs (or risks) in a concise and
comprehensible manner to potentially lead to better-informed choices. The treatment
farmers are better able to gauge the impacts of their feeding systems from the three
sustainability dimensions, noting the ample potential private and societal benefits vis-a-vis
the costs associated with their feed choices to allow updating (or reinforcing) their priors if
they place higher weight on the information. The information script for the treatment
group reads as follows (Figure 1).

Research has shown that dairy cows in Sweden can be fed feed rations with up to 70%
grass silage (human-inedible feed) on average over a lactation period without adversely
affecting their milk production. From a sustainability lens, the adoption of ‘a more
grass-based feed ration” on your dairy farm can offer multiple benefits to you and
society, including economic, environmental and social sustainability benefits.

In terms of economic sustainability, ‘a more grass-based feed ration” can improve the
profitability of your farm, mainly through the reduction of concentrate feed cost, and
potential income support and price premium, which can offset any possible reduction in
milk yield. However, income support and premium price are not necessarily certain
economic outcomes in the future, due to possible policy changes.

In terms of environmental sustainability, ‘a more grass-based feed ration’ can reduce
your farm’s GHG emissions, preserve your farm’s biological diversity and improve
carbon sequestration, among others in line with Sweden’s environmental goals.

In terms of social sustainability, ‘a more grass-based feed ration’ can reduce societal
concerns about the use of human-edible crops to feed animals, improve the welfare and
health of your dairy cattle, and improve your farm’s landscape value and feed self-
sufficiency, among other benefits.

Figure 1. Balanced sustainability information.

Data

We used data from a sample of specialized Swedish dairy farmers, which was collected
through an online survey. Online administration of surveys is common and considered an
efficient survey mode among farmers in Sweden, where about 98% of the population has
internet access (Internetstiftelsen, 2019). Also, it addresses potential social desirability bias
that is associated with face-to-face interviews (Mariel et al., 2021). The survey sample was
based on the official register of 2,795 dairy farms across the 21 counties in Sweden,
administered by Statistics Sweden. We received access to 2,313 dairy farms that had
registered contact information through e-mail or text message. Farms owned by
institutions were excluded from the sample, and part of the sample was used for the study’s
pilot survey, which was conducted in July 2022 with complete responses from 33 farmers.
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This resulted in a final sample of 2,048 dairy farmers for the main survey with 1,024
farmers randomly assigned to a treatment group and 1,024 to a control group. The survey
consists of three parts. The first part includes farmer and farm characteristics, the second
part covers the choice experiment, and the third covers measures of farmer attitudes and
identities. Following the identity measurement scale put forward by Terry et al. (1999), we
use five-point bipolar measurement items for environmental, social, and economic
identities in the survey (see Table A1 in the appendix). The scale has been widely applied in
the empirical literature (e.g., van Dijk et al., 2016; Zemo and Termansen, 2022).

The survey was implemented from late August to early October 2022 through a
marketing research company to better preserve the anonymity of farmers. The company
invited farmers to participate in the survey through text messages and emails containing the
survey aims and a link to the survey. After three reminders, we received complete survey
responses from 375 farmers, representing an effective response rate of 18.3%, which is similar
to a recent farmer survey in Sweden (Owusu-Sekyere et al., 2022). Notably, our sample is not
significantly different from the target population based on available data from Statistics
Sweden: farm size, annual working hours, and counties of the specialized dairy farmers (see
Table A2). In addition, following de Bekker-Grob et al. (2015) discrete choice experiment
(DCE) sample size calculation using our DCE design and pilot data, our final sample is
sufficient to identify statistically significant parameter estimates per treatment.

Table 2 shows descriptive statistics of our sample and results of the balance tests. The
full sample is 82% male, with an average age of 52 years and the share of respondents with
an agricultural education is 60%. Dairy herd size is on average 119 cows and the share of
certified organic farms is 23% in the sample, which is similar to the population’s average
herd size of 102 cows and share of organic farms of 18% in 2021, as reported in the Swedish
Board of Agriculture’s statistical compilation (Swedish Board of Agriculture, 2022).
Overall, there are no statistically significant differences in farmer and farm characteristics
across the treatment and control groups, which supports the validity of our randomization.
The latter also applies to the identity indicators (Table Al). We observe a similar survey
response time across the treatment and control groups, which allays concerns regarding
fatigue effects, inattention to the treatment information, and data quality in general.

Discrete choice experiment

We used a DCE to elicit dairy farmers’ preferences for attributes of more grass-based
feeding systems. The DCE mimics real-world feed choice situations by having farmers
repeatedly choose between two proposed hypothetical options of more grass-based feed
rations, with the possibility to choose neither in each choice situation. The hypothetical
feed ration options are described by different attributes, reflecting different sustainability
impacts associated with them, that is, utilities from environmental, social, and economic
sustainability dimensions associated with feeds. Based on a detailed review of dairy
farming and sustainability literature (e.g., Segerkvist et al., 2020; Guyomard et al., 2021;
Krizsan et al., 2021; Patel et al., 2017; Ryan et al., 2016; Tarekegn et al., 2021, van den
Pol-van Dasselaar et al., 2020, etc.), we first identified potential attributes for the study. The
attributes were further discussed with three natural scientists with different specializations
(animal nutrition, sustainability of food systems, and animal health and environment),
about 15 seminar participants in an agricultural and food economics research group and
with a Swedish dairy industry representative. A final set of six relevant attributes were
selected: GHG emissions, animal welfare, feed cost, biodiversity, feed self-sufficiency and
milk yield, and their corresponding levels, as described in Table 1. The attributes are evenly
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Table 1. Attributes and attribute levels

Attribute

Description

Attribute levels

GHG emissions

Animal welfare

Feed cost

Biodiversity

Feed self-sufficiency

Milk yield

Impact on GHG emissions of the proposed
dairy feeds compared with a farm’s current
feed ration. It is expressed as a percentage
reduction in the average carbon footprint
per kilogram of milk produced by a dairy
cow.

Impact on dairy cow welfare of the
proposed dairy feeds compared with a
farm’s current feed.

Impact on feed cost of the proposed dairy

feeds compared with a farm’s current feed.
It is expressed as a percentage reduction in
the average feed cost per kilogram of milk.

Impact on diversity of plant and animal
species of the proposed dairy feeds
compared with a farm’s current feed.

Impact on feed self-sufficiency of the
proposed dairy feeds compared with a
farm’s current feed. It is expressed as a
percentage increase in the proportion of
farm-produced feedstuff for dairy cows.

Impact on milk yields of proposed dairy
feeds compared with a farm’s current feed.
It is expressed as a percentage reduction in
the average annual milk production of a
dairy cow.!

0%, 10%, and 20%
reduction in emission per
kg of milk

No improvement, low
improvement, and high
improvement

0%, 10%, and 20%
reduction in feed cost per
kg of milk

No improvement, low
improvement, and high
improvement

0%, 10%, and 20%
increase in feed self-
sufficiency per farm

0%, 10%, and 20%
reduction in milk yield per
cow

This represents the payment vehicle in the DCE, as it reflects a cost (forgone revenue) to the farmer in accepting more
grass-based feeding and the farmer is expected to experience a negative utility from the attribute, as described in Mariel
et al. (2021) and applied in Dissanayake and Vidanage (2023).

spread across the sustainability dimensions, that is, two attributes represent environmen-
tal, social, and economic sustainability impacts of alternative feed rations, respectively. The
attributes and their levels were presented to farmers in a text format during the DCE
implementation.

We designed mutually exclusive hypothetical options of grass-based feed rations, that
is, choice sets using a sequential Bayesian D-efficient design in Ngene software to improve
the precision of parameter estimates (D error =0.012, A error = 0.080) (Scarpa et al.
2013). In the first step, we generated an orthogonal design and implemented a pilot DCE
based on the design. Secondly, we estimated a multinomial logit model using the pilot data.
Lastly, we used the parameter estimates as Bayesian priors in generating the Bayesian
efficient design’. The design produced 24 paired choice sets randomly blocked into 4
blocks of 6 choice sets to limit respondents’ fatigue. Each choice set had two hypothetical
options of grass-based feed rations and an opt-out option to better depict real-world feed

“Besides relying on the pilot for priors, we leveraged the pilot to refine the survey instrument by
rewording some aspects of the instrument that respondents had difficulty comprehending and dropping
some questions to improve the data quality (Athnos et al., 2022).
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Table 2. Summary statistics of farm(er) characteristics and balance tests

Variable Description Full Treatment Control  p-Value!
Gender 1 if farmer is a male, 0.82 0.84 0.82 0.788
0 female / / /
Age Age of farmer (years) 51.93 52.18 51.71 0.708
(12.19) (12.36) (12.05)
Agric_education 1 if farmer has a secondary 0.60 0.59 0.61 0.735
and/or university education / / /
in agriculture, 0 otherwise
Dairy_experience Years of dairy farming 23.41 23.78 23.08 0.614
(13.54) (13.61) (13.51)
Dairy_herd_size Number of dairy cows 119.19 126.38 112.84 0.422
(162.63) (207.63) (108.44)
Grazing_area Total grazing land area 66.46 66.75 66.22 0.956
(hectares) (93.22) (100.22) (86.82)
Conventional_system 1 if farmer operates 0.76 0.78 0.73 0.257
a conventional dairy / / /
production system,
0 otherwise
Grass-based_feed 1 if farmer uses a more 0.21 0.19 0.22 0.585
grass-based feed,? / / /
0 otherwise
Training 1 if the farmer has 0.21 0.18 0.24 0.124
participated in any feed- / / /
related training, 0 otherwise
Milk_yield Average energy-corrected 10322.87 10372.35 10279.11 0.639
milk yield per cow (kg/year) (1917.17) (1966.11) (1876.71)
Dairy_income_share  Proportion of household’s 77.58 77.75 77.45 0.909
total disposable income (26.51) (26.17) (26.87)
(after tax) from dairy farming
(%)
Farm location
Southern_Sweden Located in southern Sweden 0.17 0.16 0.18
/ / /
Central_Sweden Located in Central Sweden 0.57 0.59 0.55 0.743
/ / /
Northern_Sweden Located in Northern Sweden 0.26 0.25 0.27
/ / /
Survey response
time
Slow More than 60 minutes 0.25 0.23 0.27
/ / /
(Continued)
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Table 2. (Continued)

Variable Description Full Treatment Control  p-Value!

Modest 10 to 60 minutes 0.72 0.73 0.70 0.634
/ / /

Fast Less than 10 minutes 0.03 0.04 0.03

Observations 375 176 199

Ip-Values from tests of equality of means between treatment and control groups using two-sided t-test and Chi-squared
test for continuous and categorical variables, respectively.

2Dairy cow feeding with over 70% forage, on average over a lactation period and at least six grazing hours daily during the
grazing season. Standard deviations are reported in parentheses.

choices, where a farmer can choose any of the proposed options or retain his/her current
feed ration (Hensher et al., 2015). See a sample of the choice set in the appendix. As described
in Scarpa and Rose (2008), we evaluate the performance of the design by comparing its
efficiency criteria with the ex post efficiency criteria derived using the parameter estimates
from our main survey data (D error = 0.014, A error = 0.106). Taking the ratio of our initial
and ex post design criteria together, our design performs well with an efficiency of 86% and
75% for D- and A-errors, respectively. To better reduce the hypothetical bias inherent in DCE,
we included a cheap talk script augmented with an opt-out reminder in the instructions
preceding the choice questions, as explained in Haghani et al. (2021).°

Econometric estimation

Faced with available options of feed rations, we assume that a utility-maximizing dairy
farmer would choose the option that, given the combination of attributes, offers the highest
expected utility level, consistent with random utility theory (McFadden, 1974). In our
study setting, the overall utility derived from a given feed option is the sum of the utilities
derived from the attributes of the option, reflecting the environmental, social, and
economic utilities associated with the feed choice (Lancaster, 1966). Hence, the utility Ujjs

that a dairy farmer n (n = 1,....,N) gains from choosing option i (i = 1,...., I) of a
feed ration in a choice set t (t =1,...., T) can be decomposed into a deterministic
(Vi) and a stochastic component (g,;):

Unit = Vm't + Enit = ASC + ﬂxnit + Enit (4)

where ASC refers to alternative-specific constant, which reflects the relative utility farmers
attach to the status quo option. x,; is a vector of attributes describing the feed options,
with a corresponding vector of marginal utilities f. ¢,,;; is assumed to be an independently
and identically distributed (i.i.d) extreme value. Eq. (4) assumes nonrandom . To allow
for heterogeneity in preferences across dairy farmers, § is transformed into 8 + o, leading
to a mixed logit (MXL) model in preference space parameterization (Hensher et al., 2015):

Unit = ASC + (ﬂ + Un)xnit + Enit (5)

where o, denotes a deviation or spread of preferences among respondents around the
mean marginal utilities. For the treatment and control groups, we estimate MXL models

SWhile we employed ex ante hypothetical bias mitigation techniques, we acknowledge that ex post assessment
of the sensitivity of our results to possible hypothetical bias as applied in Wuepper et al. (2019b) would have
produced more insights. However, we are unable to implement such sensitivity test due to data limitations.
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based on Eq. (5) to assess heterogeneous preferences for different feed-related
sustainability attributes by their treatment status. To better estimate the treatment effects
in terms of trade-offs between utilities derived from the attributes, willingness to pay
(WTP) space utility model parameterization offers a direct estimation of trade-offs while
ensuring a finite variance in the distribution of the trade-off values (Scarpa et al., 2008).
Following empirical applications in consumer food choices (e.g., Edenbrandt et al., 2021;
Lagerkvist et al., 2023; Wuepper et al., 2019a), we estimate a pooled MXL model in WTP
space with the inclusion of treatment-by-attribute interactions to test the average effects of
the treatment on the trade-offs that dairy farmers are willing to make in their feed choices:

Uit = an[_cnit + ASC + (ﬂ + an)xnit + 8(xnit * treat)] + Enit (6)

where c,,; denotes the attribute, milk yield reduction, representing a cost attribute. ,is
milk yield scale parameter, which allows us to directly compute the trade-offs that dairy
farmers are willing to make in their feed choices in terms of milk yield per cow, that is, the
marginal willingness to forego some milk yield for additional utility from each attribute of
interest. treat is a binary treatment variable that takes a value of 1 for dairy farmers in the
treatment group and 0 for those in the control group. § is a vector of parameter estimates of
interest that capture the average effects of the treatment (HI). Furthermore, we extend Eq.
(6) with the inclusion of three-way interaction terms between treatment and attributes
with farmer identities and with farmer prior knowledge to test for heterogeneous effects of
the treatment by farmer identities (39,) (H2) and prior knowledge (Z,,) (H3), as discussed
in the conceptual framework.

Testing H2 is empirically challenging because directly incorporating indicators of socio-
psychological constructs such as farmer identities into a choice model raises concerns about
potential measurement errors and endogeneity bias (Daly et al., 2012; Mariel et al., 2021).
Thus, for H2, we estimate a hybrid choice model, which combines an MXL model with a latent
variable model to address potential measurement errors and endogeneity concerns, as applied
in previous studies (Owusu-Sekyere et al., 2022; Zemo and Termansen, 2022). The latent
variable model consists of measurement and structural functions that are jointly estimated
using multiple indicators and multiple causes framework to produce factor scores on latent
identity constructs, which are incorporated into the MXL model as interaction with treatment
and attributes. For brevity, we do not provide extensive details of the hybrid choice model (see
Appendix A.2 for the methodological details).

As a robustness check, we estimate the average treatment effects of balanced
sustainability information using an alternative model specification. We compute the trade-
offs that dairy farmers are willing to make in their feed choices in terms of milk yield per
cow using the parametric bootstrapping method of Krinsky and Robb (1986) based on
estimates of MXL in preference space parameterization. Thereafter, we test the differences
in trade-offs across the treatment and control groups using the complete combinatorial
test of Poe et al. (2005), as applied in previous studies (Caputo et al., 2023; Lin and Nayga,
2022). Except for the estimation associated with the Poe test in Stata, all models were
estimated in R using the “logitr” package developed by Helveston (2023).

Results and discussion
Preferences by treatment status

Table 3 reports the results of MXL model estimates of farmers’ preferences for different
sustainability attributes of dairy feeds. Across the treatment and control groups, the
coefficients of milk yield reduction are negative and statistically significant, as expected,
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(@)

Treatment sample

0

Control sample

Mean
ASC 0.768*** 0.711***
(0.264) (0.266)
GHG emissions reduction 0.036™** 0.027***
(0.009) (0.009)
Animal welfare improvement: low 0.887*** 1.049***
(0.164) (0.203)
Animal welfare improvement: high 1.299*** 1.283***
(0.202) (0.212)
Feed cost reduction 0.029*** 0.036™**
(0.011) (0.012)
Biodiversity improvement: low —0.268* —0.346™**
(0.152) (0.133)
Biodiversity improvement: high 0.227 0.382*
(0.180) (0.219)
Feed self-sufficiency —0.005 —0.010
(0.009) (0.008)
Milk yield reduction —0.074*** —0.069™**
(0.011) (0.013)
Standard deviation
GHG emissions reduction 0.059*** 0.065***
(0.012) (0.014)
Animal welfare improvement: low 0.762*** 0.596**
(0.292) (0.263)
Animal welfare: high 1.058*** 1.573***
(0.365) (0.399)
Feed cost reduction 0.090*** 0.088***
(0.012) (0.012)
Biodiversity improvement: low 0.230 0.085
(0.350) (0.088)
Biodiversity improvement: high —0.022 —0.983***
(0.188) (0.267)
(Continued)
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Table 3. (Continued)

(1) ()

Treatment sample Control sample
Feed self-sufficiency 0.042*** 0.056***
(0.018) (0.016)
N 3168.000 3582.000
Log Likelihood —970.124 —1098.121
Akaike information criterion 1972.248 2228.242
Bayesian information criterion 2069.221 2327.181

Notes: Standard errors are in parentheses, * p < .1, ** p < .05, *** p < .01.

which indicates that on average, respondents are averse to dairy feeds associated with
reductions in milk yield. Similarly, the coefficients of GHG emission reduction, low and
high improvement in animal welfare, and feed cost reduction are positive and statistically
significant, indicating that respondents derive higher utilities from dairy feeds associated
with these feed-related sustainability attributes, irrespective of their treatment status.
These results suggest that while more grass-based feeds are appealing from a sustainability
perspective, notably GHG emission reduction, improvement in animal welfare, and feed
cost reduction can increase the likelihood of accepting grass-based feeds, potential milk
yield reductions (and revenue losses) could reduce the uptake of the feeds. Unexpectedly,
the respondents are indifferent to feed self-sufficiency and perceive a low improvement in
biodiversity relative to no improvement, as unappealing in their feed choices, albeit only a
high improvement in biodiversity is slightly appealing to the control group, which suggests
a limited interest in biodiversity improvement. The statistically significant standard
deviation estimates show that preferences for feed-related sustainability attributes vary
substantially across the respondents, particularly in the control group. On average,
respondents across the treatment and control groups appear to derive higher utility from
their current feed rations relative to the proposed more grass-based feeds, as indicated by
the positively significant coefficients of the Alternative Specific Constants (ASCs).

Average treatment effects of balanced sustainability information

Table 4 shows the results of MXL models in WTP space for the pooled sample with
treatment interactions using milk yield reduction, as the scaling variable. The mean
attribute coefficients are estimates of the mean marginal willingness to forgo some milk
yield per cow for additional utilities from other feed-related sustainability attributes. The
positive and statistically significant coefficients of GHG emission reduction, low and high
improvement in animal welfare, and feed cost reduction indicate that respondents across
the treatment and control groups are strongly willing to trade off some milk yield per cow
for these attributes. In particular, respondents are willing to trade off varying amounts of
milk yield per cow - on average, about 17% milk yield per cow for high improvements in
animal welfare relative to the reference level and less than 1% milk yield per cow for a 1%
reduction in GHG emission. This suggests that on average, farmers place a higher value on
improvements in animal welfare in their feed choices compared to other feed-related
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Table 4. Results of MXL models in WTP space for pooled sample with treatment interactions

(1)

(2)

Mean Standard deviation
Main effects
ASC 9.241***
(3.730)
GHG emissions reduction 0.391*** —0.918***
(0.119) (0.136)
Animal welfare: low improvement 14.444*** 9.270***
(1.961) (3.006)
Animal welfare: high improvement 16.725*** —18.549***
(2.963) (4.223)
Feed cost reduction 0.491*** —1.265***
(0.134) (0.156)
Biodiversity: low improvement —4.967*** —0.242
(1.721) (0.526)
Biodiversity: high improvement 5.112* 8.598***
(2.842) (2.945)
Feed self-sufficiency —0.085 —0.679***
(0.1405) (0.416)
Milk yield reduction (scale parameter) —0.073***
(0.008)
Treatment effects
ASC x Treat 2.519
(5.015)
GHG emissions reduction x Treat 0.133
(0.152)
Animal welfare: low improvement x Treat —1.402
(2.700)
Animal welfare: high improvement x Treat 2.663
(3.560)
Feed cost reduction x Treat —0.122
(0.192)
Biodiversity: low improvement x Treat 1.730
(2.670)
Biodiversity: high improvement x Treat —1.421
(Continued)
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Table 4. (Continued)

(1) (2)

Mean Standard deviation
(3.118)

Feed self-sufficiency x Treat 0.026
(0.138)

N 6750.000

Log likelihood —2068.302

Akaike information criterion 4184.603

Bayesian information criterion 4321.852

Notes: Treat is a binary variable that takes a value of 1 for farmers in the treatment group and 0 otherwise. Standard
errors are in parentheses, * p < .1, ** p < .05, *** p < .01

sustainability attributes. This aligns with previous studies which have found that farmers
place significant value on animal welfare and animal welfare-improving practices in
Sweden (Hansson et al., 2018; Hansson and Lagerkvist, 2015; Owusu-Sekyere et al., 2022).

More importantly, we focus on the estimates of the mean treatment effects. The
estimated coefficients of the treatment interaction with GHG emission reduction, high
improvement in animal welfare, low improvement in biodiversity, and feed self-sufficiency
are positive, which indicates that on average, the provision of the information tends to
increase the treated farmers’ marginal willingness to forgo some milk yield per cow for
additional utilities from these attributes. However, the effect sizes are in general small and
are not statistically significant. Rather surprisingly, the information tends to decrease the
treated farmers’ marginal willingness to forgo milk yield per cow for additional utilities
associated with low improvement in animal welfare, feed cost reduction, and high
improvement in biodiversity.

Overall, our results point to null average effects of the provision of balanced
sustainability information on farmers’ preferences, which is inconsistent with the
motivation underlying HI in our conceptual framework. As a robustness check, the results
of the Poe et al. (2005) test in Table A3 in the appendix also reveal that the trade-offs that
farmers are willing to make across the treatment and control groups are not significantly
different. The results align with Wuepper et al. (2019a) who reported negligible effects of
balanced sustainability information on consumer preferences and other studies that have
documented null effects of (unbalanced) sustainability information interventions (e.g.,
Bazoche et al., 2023; Carfora et al., 2019; Weingarten and Lagerkvist, 2023). However,
descriptive information on how farmers perceive more grass-based feeds, which was
elicited after the DCE suggests that the treatment may have contributed to updating (or
reinforcing) the beliefs of some of the treated farmers in favor of more grass-based feeds
(Table A4 in the appendix). However, we do not make causal claims given that we are
unable to analyze prior beliefs vis-a-vis posterior beliefs of farmers due to data limitations.

A possible explanation for our null average effects could be due to potential opposing
effects of the information intervention: some farmers may update their prior beliefs in
favor of (or against) more grass-based feeds and others may reinforce their prior beliefs in
favor of (or against) more grass-based feeds. That is, some individuals may not process the
information optimally in line with Bayesian theorem, as discussed in McFadden and Lusk
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(2015). Relatedly, some farmers may be open to the information while others may willfully
ignore the information if it challenges their prior beliefs about maintaining high-yielding milk
feed rations, which could lead to cognitive dissonance, as posited in previous studies (Golman
et al,, 2017; Nordstrom et al.,, 2023). This is often the case where the value placed on prior
beliefs outweighs the information, which can motivate non-Bayesian behaviors (Bénabou and
Tirole, 2016). Similarly, it could be that some misinterpret it as supporting their prior beliefs, a
classic case of confirmatory bias in the behavioral economics literature (Rabin and Schrag,
1999). Finally, while we carefully framed the balanced information, the negligible effects could
partly be a consequence of the information contents if farmers do not consider the contents
very informative. The latter is plausible for those farmers who are more likely to perceive a
simple and direct information on what farming practices to switch into, based on a strong
scientific consensus, as the basis for considering whether information contents are valuable.

Heterogeneous treatment effects of balanced sustainability information

Table 5 shows the heterogeneous treatment effects by farmer environmental and social
identities using estimates of the three-way interaction terms between attributes, treatment, and
farmer identities. Except for the interaction terms between high biodiversity, treatment, and
social identity, the estimated coefficients of the interaction terms are positive, which indicates
that on average, farmers with stronger pro-environmental and pro-social identities are more
likely influenced by the information than farmers with weak identities. Notably, farmers with
stronger pro-environmental identities are willing to trade oft more milk yield per cow, about
6% for improvement in biodiversity, and the effect is statistically significant. While we expect
farmers with weak identities to be more responsive, as they are more likely to hold
misperceived prior information about more grass-based feeding, it appears the intervention
primarily functions to reinforce the prior beliefs of farmers with strong identities. This suggests
that the intervention resonates more with farmers who have strong intrinsic motivation for
applying sustainable practices. Overall, our result mirrors Ottersen et al. (2022) who reported
that respondents with strong animal welfare concerns are more responsive to information
about animal welfare consequences of meat consumption. However, the result is in contrast
with consumer studies that found that respondents with weak environmental concerns are
more responsive to pro-environmental information (Graham and Abrahamse, 2017;
Weingarten et al,, 2022). The latter could be because our study focused on farmers whose
behavioral responses may be different from consumers.

Table 6 shows the heterogeneous treatment effects by farmer prior knowledge, proxied
by whether the farmer has previously participated in grass-related training and whether
the farmer has an agricultural education. The coefficients of the three-way interaction
terms between attributes, treatment, and grass-related training are largely negative,
indicating that farmers without grass-related training (limited knowledge of grass-based
feeding) are more likely responsive to the information than farmers with grass-related
training. This suggests that the information treatment effects partly depend on the level of
farmer prior knowledge about grass-based feeding, which makes sense, as information
interventions tailored to respondents who face (more) knowledge deficit (or preference
uncertainty) are potentially more effective (Schultz 2002; Ortega et al., 2020). However, the
effects are only statistically significant and relatively small with respect to GHG emissions
and feed cost reductions. In addition, the effects are partly consistent with the three-way
interaction terms between attributes, treatment, and agricultural education, where some of
the coefficients are negative and others are positive. Notably, farmers with a general
agricultural education tend to place more weight on animal welfare and feed self-
sufficiency than farmers with no agricultural education, which is consistent with Lin and
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Table 5. Results of MXL models in WTP space showing how the impact of balanced sustainability
information varies by farmer identities (,)

(1) )

Interaction with Interaction with

treatment and treatment and

environmental identity social identity
ASC x Treat x 1, 10.064 4.244
(6.532) (7.838)
GHG emissions reduction x Treat x 4, 0.128 0.053
(0.208) (0.249)
Animal welfare: low improvement x Treat x 9, 4.513 1.198
(3.837) (3.915)
Animal welfare: high improvement x Treat x 9, 1.284 4.195
(4.549) (5.465)
Feed cost reduction x Treat x 9, 0.347 0.158
(0.223) (0.299)
Biodiversity: low improvement x Treat x 9, 6.336** 0.719
(3.152) (4.070)
Biodiversity: high improvement x Treat x ¥, 1.173 -3.412
(3.925) (5.271)
Feed self-sufficiency x Treat x 4, 0.118 0.187
(0.189) (0.022)
N 6750.000 6750.000
Log likelihood —2039.076 —2040.135
Akaike information criterion 4158.153 4160.270
Bayesian information criterion 4386.900 4389.018

Notes: Treat is a binary variable that takes a value of 1 for farmers in the treatment arm and 0 otherwise. Identity is a
continuous variable captured by the scores for the environmental and social identity constructs, where higher
scores imply stronger pro-environmental and pro-social farmer identities. Standard errors are in parentheses, * p < .1,
** p < .05, *** p < .01. Full model estimates are available in the appendix.

Nayga (2022) who find that better-educated individuals are more responsive to pro-
environmental information. However, the effects are only statistically significant with
respect to feed self-sufficiency. The observed divergence between the results in columns (1)
and (2) could be because grass-related training is a better proxy for prior knowledge about
grass-based feeding than general agricultural education.

Conclusion and implications

This study examined the effects of balanced sustainability information provision on
farmers’” preferences for attributes of more grass-based feeding systems for their dairy
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Table 6. Results of MXL model in WTP space showing how the impact of balanced sustainability
information varies by farmer prior knowledge (Z,,)

(1) )

Interaction with Interaction with
treatment and treatment and
grass-related training  agricultural education

ASC x Treat x Z, —28.063** 7.107
(12.348) (10.294)
GHG emissions reduction x Treat x Z, —0.856** —0.225
(0.390) (0.327)
Animal welfare: low improvement x Treat x Z, —7.245 5.565
(7.463) (5.627)
Animal welfare: high improvement x Treat x Z, -9.130 3.001
(8.116) (7.259)
Feed cost reduction x Treat x Z, —0.989** -0.171
(0.497) (0.390)
Biodiversity: low improvement x Treat x Z, -3.395 6.149
(6.184) (5.356)
Biodiversity: high improvement x Treat x Z, —8.874 —5.017
(7.279) (6.248)

Feed self-sufficiency x Treat x Z, 0.198 0.576**
(0.375) (0.290)
(0.184) (0.175)
N 6750.000 6750.000
Log likelihood —2059.517 —2061.230
Akaike information criterion 4199.033 4202.459
Bayesian information criterion 4427.781 4431.207

Notes: Treat is a binary variable that takes a value of 1 for farmers in the treatment arm and 0 otherwise. Grass-related
training is a binary variable that takes a value of 1 if farmer has previously participated in any grass-related feed training
and 0 otherwise. Agricultural education is a binary variable that takes a value of 1 if farmer has an agricultural education
and 0 otherwise. Standard errors are in parentheses, * p < .1, ** p < .05, *** p < .01. Full model estimates are available in
the appendix.

cows, reflecting environmental, social, and economic sustainability impacts associated with
dairy feeds. To motivate how the information can affect farmers’ feed choices, we
developed a state-dependent utility framework with Bayesian updating, and we applied the
framework using a between-subjects design and a choice experiment among a sample of
Swedish dairy farmers.

In general, our findings demonstrate that across the treatment and control groups,
dairy farmers are sensitive to feed-related environmental, social, and economic
sustainability impacts in their feed choices, particularly to animal welfare-related impacts.
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The strong interest in animal welfare could be a consequence of the strict Swedish animal
welfare legislation relative to the EU welfare legislation, as explained in Hansson et al.
(2018), genuine farmer interest in the wellbeing of their animals, and/or increasing societal
pressure about animal welfare, etc. (Guyomard et al., 2021). More importantly, our
findings reveal that the balanced information provision has limited effects on farmers’
preferences. Among other factors, this could be a consequence of asymmetric responses to
the information. Furthermore, our findings reveal suggestive evidence of heterogeneous
treatment effects by farmer identities and prior knowledge, which indicates that while the
balanced information effect is on average negligible, there are subgroups of farmers that
are likely to benefit from the information, especially farmers with stronger pro-
environmental identities and farmers who likely have less prior knowledge about more
grass-based feeds. This suggests that future research on farmer-related information policy
evaluation should always explore treatment heterogeneity, beyond average effects.

We provide some critical reflections of our findings for policy and the literature on
information interventions, particularly about overoptimistic expectations of information
treatment effects. First, while information-related policy instruments are often cheap and
easy to implement, introducing balanced sustainability information would be insufficient
to impact preferences and influence behavior toward more grass-based feeding systems,
especially in the short term, as in our study. This challenges the standard economic
assumption underlying most information interventions - that is, individuals would
immediately process decision-relevant information, update their (misperceived) prior
beliefs, and refine their preferences. However, from a behavioral perspective, the processes
might be much slower (see Wuepper et al. (2023) for a recent review covering farmer
behavioral deviations from neoclassical economic assumptions). This suggests that
inducing behavior toward more sustainable practices may require policy approaches that
go deeper, more to personal values, which can be partly reflected in how messages are
framed, as documented in previous studies on consumers’ food choices (Graham and
Abrahamse, 2017; Lagerkvist et al., 2023). Second, the use of a one-time provision of
balanced sustainability information without sufficient time intervals to process the
information may have contributed to the limited treatment effects. To allay this concern,
the use of repeated information interventions over a considerable time as applied in a few
consumer studies (e.g., Carfora et al., 2019; Ottersen et al., 2022) may be more relevant to
better understand farmer behavioral responses, but this is open to further research in
farmer settings.

Third, while we adopt the classical assumption that respondents would be willing to
seek decision-relevant information and incorporate it into their decision-making processes
leading to well-informed preferences, from behavioral economics, some respondents may
actively avoid such information with strategic rationales (Golman et al, 2017). For
example, it could be that some farmers avoid information about sustainability impacts of
dairy farms, and the plausible motivations could be that such information signals a
negative image about dairy farms or conflicts with their prior beliefs about maintaining
high-yielding milk feed rations, among others. The latter could induce cognitive
dissonance, and thus by an information avoidance behavior, the respondents do not have
to experience the dissonance. There are emerging empirical applications of active
information avoidance behavior in economic literature (e.g., Edenbrandt et al., 2021;
Nordstrom et al., 2023). Yet applications in farmer settings are scarce. Future research on
farmers’ responsiveness to information-related interventions should empirically explore
the role of active information avoidance.

Finally, our study further demonstrates the role of economic experiments in testing the
effectiveness of potential agri-environmental policy instruments, which lend credence to
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the growing recognition of experiments in the EU’s CAP evaluation (Lefebvre et al., 2021).
While we focused on a balanced information instrument, feed choices, and dairy farmers,
more experiments are needed on how different primary producers trade off sustainability
attributes in their production decisions under different (mix of) policy instruments and
contexts to better inform policy initiatives for different farmer types toward transitioning
to more sustainable food production. We acknowledge the methodological limitation of
our study in empirically testing the potential mechanisms explaining the limited average
treatment effects, which could arise if respondents update their prior beliefs in different
directions in response to information. However, we are unable to explore the prior and
posterior beliefs of farmers and other channels to better interrogate our conceptual
framework, as suggested in Haaland et al. (2023) due to data limitations stemming from
the need to make our survey short, especially considering the treatment group where the
treatment can lead to longer survey time and fatigue effects. Given the research and policy
importance of understanding mechanisms underlying (lack of) information treatment
effects, future studies in settings where longer surveys are feasible should collect more
relevant data relating to prior and posterior beliefs, information avoidance, and trust in
information, among others toward providing useful insights.
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1017/age.2023.33.

Data availability statement. The data are available from the corresponding author upon request.

Acknowledgments. The authors appreciate financial support for this research through a research program
“Mistra Food Futures” funded by Mistra (The Swedish Foundation for Strategic Environmental Research).

Funding statement. This work was supported by Mistra (The Swedish Foundation for Strategic
Environmental Research) (grant number DIA 2018/24 #8).

Competing interests. None

References

Akerlof, G.A., and R.E. Kranton. 2010. Identity Economics: How Our Identities Shape Our Work, Wages,
and Well-Being. Princeton University Press.

Athnos, A., S. Valle de Souza, K. Quagrainie, C. Etumnu, W. Knudson, R. Kinnunen, and P. Hitchens.
2022. “Are U.S. Consumers Willing to Pay More by the Lake? An Analysis of Preferences for Great Lakes
Region Fish.” Agricultural and Resource Economics Review 51(3): 473-498.

Balaine, L., D. Lipple, E.J. Dillon, and C. Buckley. 2023. “Extension and Management Pathways for
Enhanced Farm Sustainability: Evidence from Irish Dairy Farms.” European Review of Agricultural
Economics 50: 810-850.

Bazoche, P., N. Guinet, S. Poret, and S. Teyssier. 2023. “Does the Provision of Information Increase the
Substitution of Animal Proteins with Plant-based Proteins? An Experimental Investigation into
Consumer Choices.” Food Policy 116: 102426.

Bénabou, R. and J. Tirole. 2016. “Mindful Economics: The Production, Consumption, and Value of
Beliefs.” Journal of Economic Perspectives 30(3): 141-164.

Bougherara, D., M. Lapierre, R. Préget, and A. Sauquet. 2021. “Do Farmers Prefer Increasing, Decreasing,
or Stable Payments in Agri-environmental Schemes?” Ecological Economics 183: 106946.

Cao, Y. (Jessica), J. Cranfield, C. Chen, and T. Widowski. 2021. “Heterogeneous Informational and
Attitudinal Impacts on Consumer Preferences for Eggs from Welfare Enhanced Cage Systems.” Food
Policy 99: 101979.

Caputo, V. 2020. “Does Information on Food Safety Affect Consumers’ Acceptance of New Food
Technologies? The Case of Irradiated Beef in South Korea under a New Labelling System and Across


https://doi.org/10.1017/age.2023.33
https://doi.org/10.1017/age.2023.33
https://doi.org/10.1017/age.2023.33

https://doi.org/10.1017/age.2023.33 Published online by Cambridge University Press

140 Oyakhilomen Oyinbo and Helena Hansson

Different Information Regimes.” Australian Journal of Agricultural and Resource Economics 64:
1003-1033

Caputo, V., G. Sogari, and E.J. Van Loo. 2023. “Do Plant-based and Blend Meat Alternatives Taste Like
Meat? A Combined Sensory and Choice Experiment Study.” Applied Economic Perspectives and Policy 45:
86-105.

Carfora, V., M. Bertolotti, and P. Catellani. 2019. “Informational and Emotional Daily Messages to Reduce
Red and Processed Meat Consumption.” Appetite 141: 104331.

Chavas, J.-P., and C. Nauges. 2020. “Uncertainty, Learning, and Technology Adoption in Agriculture.”
Applied Economic Perspectives and Policy 42: 42-53.

Cheze, B., M. David, and V. Martinet. 2020. “Understanding Farmers’ Reluctance to Reduce Pesticide Use:
A Choice Experiment.” Ecological Economics 167: 106349.

Czajkowski, M., K. Zagorska, N. Letki, P. Tryjanowski, and A. Was. 2021. “Drivers of Farmers’
Willingness to Adopt Extensive Farming Practices in a Globally Important Bird Area.” Land Use Policy
107: 104223.

Daly, A., S. Hess, B. Patruni, D. Potoglou, and C. Rohr. 2012. “Using Ordered Attitudinal Indicators in a
Latent Variable Choice Model: A Study of the Impact of Security on Rail Travel Behaviour.”
Transportation 39: 267-297.

de Bekker-Grob, E.W., B. Donkers, M.F. Jonker, and E.A. Stolk. 2015. “Sample Size Requirements for
Discrete-Choice Experiments in Healthcare: A Practical Guide.” The Patient - Patient-Centered Outcomes
Research 8: 373-384.

Depositario, D.P.T., R.M. Nayga, X. Wu, and T.P. Laude. 2009. “Effects of Information on Consumers’
Willingness to Pay for Golden Rice.” Asian Economic Journal 23: 457-476.

Dessart, F.J., J. Barreiro-Hurlé, and R. van Bavel. 2019. “Behavioural Factors Affecting the Adoption of
Sustainable Farming Practices: A Policy-oriented Review.” European Review of Agricultural Economics
46: 417-471.

Dissanayake, S. and S. Vidanage. 2023. “Valuing Ecosystem Services from Restoring Ancient Irrigation
Systems: An Application Comparing Labor vs. Monetary Payments for Choice Experiments.”
Agricultural and Resource Economics Review 52(2): 422-449.

Edenbrandt, A.K., C.J. Lagerkvist, and J. Nordstrom. 2021. “Interested, Indifferent or Active Information
Avoiders of Carbon Labels: Cognitive Dissonance and Ascription of Responsibility as Motivating
Factors.” Food Policy 101: 102036.

Glennerster, R. and K. Takavarasha. 2013. Running Randomized Evaluations: A Practical Guide. Princeton,
NJ: Princeton University Press.

Golman, R., D. Hagmann, and G. Loewenstein. 2017. “Information Avoidance.” Journal of Economic
Literature 55: 96-135.

Graham, T., and W. Abrahamse. 2017. “Communicating the Climate Impacts of Meat Consumption: The
Effect of Values and Message Framing.” Global Environmental Change 44: 98-108.

Guyomard, H., Z. Bouamra-Mechemache, V. Chatellier, L. Delaby, C. Détang-Dessendre, J.-L. Peyraud,
and V. Réquillart. 2021. “Review: Why and How to Regulate Animal Production and Consumption: The
Case of the European Union.” Animal 15: 100283.

Haaland, I., C. Roth, and J. Wohlfart. 2023. “Designing Information Provision Experiments.” Journal of
Economic Literature 61: 3-40.

Haghani, M., M.C.]. Bliemer, J.M. Rose, H. Oppewal, and E. Lancsar. 2021. “Hypothetical Bias in Stated
Choice Experiments: Part II. Conceptualisation of External Validity, Sources and Explanations of Bias
and Effectiveness of Mitigation Methods.” Journal of Choice Modelling 41: 100322.

Hansson, H., and C.J. Lagerkvist. 2015. “Identifying Use and Non-use Values of Animal Welfare: Evidence
from Swedish Dairy Agriculture.” Food Policy 50: 35-42.

Hansson, H., C.J. Lagerkvist, and K.M. Vesala. 2018. “Impact of Personal Values and Personality on
Motivational Factors for Farmers to Work with Farm Animal Welfare: A Case of Swedish Dairy
Farmers.” Animal Welfare 27: 133-145.

Helveston, J.P. 2023. “logitr: Fast Estimation of Multinomial and Mixed Logit Models with Preference Space
and Willingness-to-Pay Space Utility Parameterizations.” Journal of Statistical Software 105: 1-37.
Hensher, D.A., J.M. Rose, and W.H. Greene. 2015. Applied Choice Analysis, 2nd ed. Cambridge:

Cambridge University Press.


https://doi.org/10.1017/age.2023.33

https://doi.org/10.1017/age.2023.33 Published online by Cambridge University Press

Agricultural and Resource Economics Review 141

Howley, P., and N. Ocean. 2021. “Doing More with Less: Leveraging Social Norms and Status Concerns in
Encouraging Conservation Farm Practices.” Land Economics 97: 372-387.

Huffman, W.E., M. Rousu, J.F. Shogren, and A. Tegene. 2007. “The Effects of Prior Beliefs and Learning
on Consumers’ Acceptance of Genetically Modified Foods.” Journal of Economic Behavior &
Organization 63: 193-206.

Humble, M., M. Palmér, and H. Hansson. 2021. “Internalisation of Farm Animal Welfare in Consumers’
Purchasing Decisions: A Study of Pork Fillet at Point of Purchase Using the Means-end Chain and
Laddering Approach.” Animal Welfare 30(3), 355-363.

Hummel, D. and A. Maedche. 2019. “How Effective is Nudging? A Quantitative Review on the Effect Sizes
and Limits of Empirical Nudging Studies.” Journal of Behavioral and Experimental Economics 80: 47-58.

Internetstiftelsen. 2019. Svenskarna och Internet 2019.

Karlsson, J., M. Lindberg, M. Akerlind, and K. Holtenius. 2020. “Whole-Lactation Feed Intake, Milk
Yield, and Energy Balance of Holstein and Swedish Red Dairy Cows Fed Grass-Clover Silage and 2 Levels
of Byproduct-based Concentrate.” Journal of Dairy Science 103: 8922-8937.

Krinsky, I., and A.L. Robb. 1986. “On Approximating the Statistical Properties of Elasticities.” The Review
of Economics and Statistics 68: 715-719.

Krizsan, S.J., J.C. Chagas, D. Pang, and E.H. Cabezas-Garcia. 2021. “Sustainability Aspects of Milk
Production in Sweden.” Grass and Forage Science 76: 205-214.

Lagerkvist, C.J., A.K. Edenbrandt, L.A. Bolos, and R.M. Nayga. 2023. “Consumer Acceptance of
Aesthetically Imperfect Vegetables — The Role of Information Framing and Personal Values: Evidence
from the United States.” Food Quality and Preference 104: 104737.

Lancaster, K.J. 1966. “A New Approach to Consumer Theory.” Journal of Political Economy 74: 132-157.

Lapierre, M., G. Le Velly, D. Bougherara, R. Préget, and A. Sauquet. 2023. “Designing Agri-
environmental Schemes to Cope with Uncertainty.” Ecological Economics 203: 107610.

Leduc, G., L. Billaudet, E. Engstrom, H. Hansson, and M. Ryan. 2023. “Farmers’ Perceived Values in
Conventional and Organic Farming: A Comparison Between French, Irish and Swedish Farmers using
the Means-end Chain Approach.” Ecological Economics 207: 107767.

Lefebvre, M., J. Barreiro-Hurlé, C. Blanchflower, L. Colen, L. Kuhfuss, J. Rommel, T. Sumrada, F.
Thomas, and S. Thoyer. 2021. “Can Economic Experiments Contribute to a More Effective CAP?”
EuroChoices 20: 42-49.

Lemos, S., J. Halstead, and J. Huang. 2022. “The Effects of Information About Price Anchoring: Evidence
from a Choice Experiment.” Agricultural and Resource Economics Review, 51(2), 240-265.

Lin, W., and R.M. Nayga. 2022. “Green Identity Labeling, Environmental Information, and Pro-
environmental Food Choices.” Food Policy 106: 102187.

Lindberg, M., M. Henriksson, S. Baath Jacobsson, and M. Berglund Lundberg. 2021. “Byproduct-based
Concentrates in Swedish Dairy Cow Diets — Evaluation of Environmental Impact and Feed Costs.” Acta
Agriculturae Scandinavica, Section A — Animal Science 70: 132-144.

Lusk, J.L., L.O. House, C. Valli, S.R. Jaeger, M. Moore, J.L. Morrow, and W.B. Traill. 2004. “Effect of
Information about Benefits of Biotechnology on Consumer Acceptance of Genetically Modified Food:
Evidence from Experimental Auctions in the United States, England, and France.” European Review of
Agricultural Economics 31: 179-204.

Mariel, P., D. Hoyos, J. Meyerhoff, M. Czajkowski, T. Dekker, K. Glenk, J.B. Jacobsen, U. Liebe, S.B.
Olsen, J. Sagebiel, and M. Thiene. 2021. Environmental Valuation with Discrete Choice Experiments:
Guidance on Design, Implementation and Data Analysis. Cham: Springer International Publishing.

Martin R.-W., S. Brogard Andersen, M.A. O’Brien, P. Bravo, T. Hoffmann, K. Olling, H.L. Shepherd,
K. Dankl, D. Stacey, and K. Dahl Steffensen. 2012. “Providing Balanced Information about Options in
Patient Decision Aids: An Update from the International Patient Decision Aid Standards.” Medical
Decision Making 41(7): 780-800.

McFadden, B.R., and J.L. Lusk. 2015. “Cognitive Biases in the Assimilation of Scientific Information on
Global Warming and Genetically Modified Food.” Food Policy 54: 35-43.

McFadden, D. 1974. “Conditional Logit Analysis of Qualitative Choice Behavior.” Frontiers in
Econometrics.

McFadden, J.R., and W.E. Huffman. 2017. “Consumer Valuation of Information about Food Safety
Achieved using Biotechnology: Evidence from New Potato Products.” Food Policy 69: 82-96.


https://doi.org/10.1017/age.2023.33

https://doi.org/10.1017/age.2023.33 Published online by Cambridge University Press

142 Oyakhilomen Oyinbo and Helena Hansson

Mertens, S., M. Herberz, U.J. Hahnel, and T. Brosch. 2022. “The Effectiveness of Nudging: A Meta-
analysis of Choice Architecture Interventions Across Behavioral Domains.” Proceedings of the National
Academy of Sciences, 119(1), €2107346118.

Nordstrém, J., L. Thunstrom, K.V.’t Veld, J.F. Shogren, and M. Ehmke. 2023. “Strategic Ignorance of
Health Risk: Its Causes and Policy Consequences.” Behavioural Public Policy 7: 83-114.

Ortega, D.L., J.L. Lusk, W. Lin, and V. Caputo. 2020. “Predicting Responsiveness to Information:
Consumer Acceptance of Biotechnology in Animal Products.” European Review of Agricultural
Economics 47: 1644-1667.

Ottersen, L.S., N.C.G. Benningstad, and J.R. Kunst. 2022. “Daily Reminders About the Animal-Welfare,
Environmental and Health Consequences of Meat and Their Main and Moderated Effects on Meat
Consumption.” Cleaner and Responsible Consumption 5: 100068.

Ouvrard, B., R. Préget, A. Reynaud, and L. Tuffery. 2023. “Nudging and Subsidising Farmers to Foster
Smart Water Meter Adoption.” European Review of Agricultural Economics: jbad013.

Owusu-Sekyere, E., H. Hansson, and E. Telezhenko. 2022. “Use and Non-use Values to Explain Farmers’
Motivation for the Provision of Animal Welfare.” European Review of Agricultural Economics 49:
499-525.

Patel, M., E. Wredle, E. Sporndly, and J. Bertilsson. 2017. “Whole Lactation Production Responses in
High-Yielding Dairy Cows Using High-Quality Grass/Clover Silage.” Journal of the Science of Food and
Agriculture 97: 2883-2890.

Poe, G.L., K.L. Giraud, and J.B. Loomis. 2005. “Computational Methods for Measuring the Difference of
Empirical Distributions.” American Journal of Agricultural Economics 87: 353-365.

Rabin, M., and J.L. Schrag. 1999. “First Impressions Matter: A Model of Confirmatory Bias.” The Quarterly
Journal of Economics 114: 37-82.

Rousu, M., W.E. Huffman, J.F. Shogren, and A. Tegene. 2002. The Value of Verifiable Information in a
Controversial Market: Evidence from Lab Auctions of Genetically Modified Food. Working Paper # 02003,
Department of Economics, IOWA State University.

Ryan, M., T. Hennessy, C. Buckley, E.J. Dillon, T. Donnellan, K. Hanrahan, and B. Moran. 2016.
“Developing Farm-level Sustainability Indicators for Ireland Using the Teagasc National Farm Survey.”
Irish Journal of Agricultural and Food Research 55: 112-125.

Scarpa, R., and J.M. Rose. 2008. “Design efficiency for non-market valuation with choice modelling: How
to measure it, what to report and why.” Australian Journal of Agricultural & Resource Economics 52:
253-282.

Scarpa, R., M. Thiene, and K. Train. 2008. “Utility in Willingness to Pay Space: A Tool to Address
Confounding Random Scale Effects in Destination Choice to the Alps.” American Journal of Agricultural
Economics 90: 994-1010.

Scarpa, R., R. Zanoli, V. Bruschi, and S. Naspetti. 2013. “Inferred and stated attribute non-attendance in
food choice experiments.” American Journal of Agricultural Economics 95: 165-180.

Schultz, P.W. 2002. Knowledge, information, and household recycling: examining the knowledge-deficit
model of behavior change. In: Dietz, T. and Stern, P.C., Eds., New Tools for Environmental Protection:
Education, Information and Voluntary Measures. National Academy Press, Washington DC, 67-82.

Segerkvist, A.K., H. Hansson, U. Sonesson, and S. Gunnarsson. 2020. “Research on Environmental,
Economic, and Social Sustainability in Dairy Farming: A Systematic Mapping of Current Literature.”
Sustainability 12: 5502.

Swedish Board of Agriculture. 2022. Agricultural Statistical Compilation 2022. Agricultural Statistical
Compilation 2021 - Jordbruksverket.se. Swedish Board of Agriculture.

Tarekegn, G.M., J. Karlsson, C. Krongqvist, B. Berglund, K. Holtenius, and E. Strandberg. 2021. “Genetic
Parameters of Forage Dry Matter Intake and Milk Produced from Forage in Swedish Red and Holstein
Dairy Cows.” Journal of Dairy Science 104: 4424-4440.

Terry, D.J., M.A. Hogg, and K.M. White. 1999. “The Theory of Planned Behaviour: Self-Identity, Social
Identity and Group Norms.” British Journal of Social Psychology 38: 225-244.

Tienhaara, A., E. Haltia, E. Pouta, K. Arovuori, I. Grammatikopoulou, A. Miettinen, K. Koikkalainen,
H. Ahtiainen, and J. Artell. 2020. “Demand and Supply of Agricultural ES: Towards Benefit-based
Policy.” European Review of Agricultural Economics 47: 1223-1249.

van den Pol-van Dasselaar, A., D. Hennessy, and J. Isselstein. 2020. “Grazing of Dairy Cows in Europe—
An In-depth Analysis Based on the Perception of Grassland Experts.” Sustainability 12: 1098.


https://doi.org/10.1017/age.2023.33

https://doi.org/10.1017/age.2023.33 Published online by Cambridge University Press

Agricultural and Resource Economics Review 143

van Dijk, W.F.A., A M. Lokhorst, F. Berendse, and G.R. de Snoo. 2016. “Factors Underlying Farmers’
Intentions to Perform Unsubsidised Agri-environmental Measures.” Land Use Policy 59: 207-216.

Van Loo, E.J., V. Caputo, and J.L. Lusk. 2020. “Consumer Preferences for Farm-Raised Meat, Lab-Grown
Meat, and Plant-based Meat Alternatives: Does Information or Brand Matter?” Food Policy 95: 101931.

Vanermen, I., R. Kessels, K. Verheyen, B. Muys, and L. Vranken. 2021. “The Effect of Information
Transfer Related to Soil Biodiversity on Flemish Citizens’ Preferences for Forest Management.” Science of
The Total Environment 776: 145791.

von Greyerz, K., P. Tidaker, J.O. Karlsson, and E. R66s. 2023. “A Large Share of Climate Impacts of Beef
and Dairy can be Attributed to Ecosystem Services other than Food Production.” Journal of
Environmental Management 325: 116400.

Weingarten, N., and C.-J. Lagerkvist. 2023. “Can Images and Textual Information Lead to Meat
Avoidance? The Mediating Role of Cognitive Dissonance.” Food Quality and Preference 104: 104747.

Weingarten, N., M. Meraner, L. Bach, and M. Hartmann. 2022. “Can Information Influence Meat
Consumption Behaviour? An Experimental Field Study in the University Canteen.” Food Quality and
Preference 97: 104498.

Wuepper, D., S. Bukchin-Peles, D. Just, and D. Zilberman. 2023. “Behavioral Agricultural Economics.”
Applied Economic Perspectives and Policy 45(4): 2094-2105.

Wuepper, D., A. Clemm, and P. Wree. 2019b. “The Preference for Sustainable Coffee and A New
Approach for Dealing with Hypothetical Bias.” Journal of Economic Behavior and Organization 158:
475-486.

Wuepper, D., P. Wree, and G. Ardali. 2019a. “Does Information Change German Consumers’ Attitudes
About Genetically Modified Food?” European Review of Agricultural Economics 46: 53-78.

Zemo, K.H., and M. Termansen. 2022. “Environmental Identity Economics: An Application to Farmers’
Pro-environmental Investment Behaviour.” European Review of Agricultural Economics 49: 331-358.

Cite this article: Oyinbo, O. and H. Hansson (2024). “Information provision and preferences for more
sustainable dairy farming: Choice experimental evidence from Sweden.” Agricultural and Resource Economics
Review 53, 119-143. https://doi.org/10.1017/age.2023.33


https://doi.org/10.1017/age.2023.33
https://doi.org/10.1017/age.2023.33

	Information provision and preferences for more sustainable dairy farming: Choice experimental evidence from Sweden
	Introduction
	Conceptual framework
	Materials and methods
	Treatment randomization
	Data
	Discrete choice experiment
	Econometric estimation

	Results and discussion
	Preferences by treatment status
	Average treatment effects of balanced sustainability information
	Heterogeneous treatment effects of balanced sustainability information

	Conclusion and implications
	References


